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Advanced Recipe - A Knowledge Based Information System for Production 

Processes 

Field of the Invention 

5 The present invention relates generally to process control and more 

specifically to a knowledge based information system for process control. 

Copyright Notice/Permission 

A portion of the disclosure of this patent document contains material which 
10 is subject to copyright protection. The copyright owner has no objection to the 

facsimile reproduction by anyone of the patent document or the patent disclosure as 
it appears in the Patent and Trademark Office patent file or records, but otherwise 
reserves all copyright rights whatsoever. The following notice applies to the 
software and data as described below and in the drawings hereto: Copyright © 2000 
15 Honeywell Inc., All Rights Reserved. 

Background of the Invention 

Batch processing in the United States represents a huge industry segment. 
Batch processing involves producing fixed quantities (batches) of product by 

20 combining ingredients and treatments according to defined sequences of steps called 
"recipes" or "production recipes." Presently, five percent of the United States gross 
national product is based on industries that rely on batch manufacturing (including 
chemical, food and beverage, and pharmaceutical industries). 

Recipes define how to make a company's products, whether the company is 

25 manufacturing specialty chemicals, food and beverages, pharmaceuticals, or 
consumer goods for example. Today, batch processing often involves using the 
same recipe for the same product, even under varying process conditions. Because 
recipes are costly to develop and difficult to tailor for varying processing conditions 
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or production requirements, successful recipes are reused repeatedly in fixed form 
and for fixed batch sizes, even when this results in undesirable batch-to-batch 
quality variations and larger inventories than necessary. Even when the batch can 
accommodate a different — and economically more viable — recipe, the effort and 

5 uncertainty involved in modifying the current recipe is considered too risky or too 
time-consuming to attempt. It is risky because the scientific and engineering 
knowledge required to modify the recipe is complex and is not available as part of 
the recipe. In fact, this knowledge is often lost as recipes make the transition from 
laboratory to pilot plant to production plant. For example, a recipe instruction such 

10 as "Control heat rate to <2°C/min" may have been determined from complex 

scientific reasoning such as: "Control heat rate to limit the gas evolution to less than 
1 L/min because higher gas evolution rates can cause cracking of the treated 
product, especially if the raw material contains moisture." Today, however, this 
complex instruction is reduced to a simple one, to cover all situations. 

15 The recipes used in batch manufacturing today are merely a set of 

instructions that do not include the scientific or engineering knowledge that is the 
basis for these actions. Because the underlying knowledge (for example, heat rate is 
a function of gas evolution rate and initial moisture content; gas evolution rate is 
described by first order kinetics) and desired state (for example, no cracking, 

20 moisture content less than 0.01%), is not included, and often lost, making changes 
to the recipes is usually a trial-and-error operation. 

Today, recipes are generally not modified. Recipes are initially developed 
and implemented for a specific batch size. Scaling up a recipe from a pilot to 
production is a challenging and time-consuming task. Once the recipe is proven in 

25 production runs, it is difficult to change the quantity of material produced. 

Furthermore, many recipes, especially those involving chemical reactions, do not 
scale linearly. 

However, using a fixed recipe for all batches leads to products of 
inconsistent quality. Batch processing is a complex activity where variability in 
30 processing conditions is almost certain and the ability to modify a recipe is 
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desirable. Therefore, there is a need to tailor a recipe for the varying processing 
conditions and production requirements for a specific batch. 

Summary of the Invention 

5 One aspect of the present invention is a method of tailoring a production 

recipe to specific plant and business needs. This is enabled by the use of an 
"advanced recipe." The method comprises receiving knowledge from one or more 
sources. The method further comprises generating through computer automated 
operations a recipe comprising a set of actions and the purpose of the underlying 
10 actions. 

An additional aspect of the present invention is a computerized system 
comprising a Knowledge Builder to derive from multiple knowledge sources. The 
computerized system further comprises a Structured Knowledge Repository to store 
and organize the knowledge, and a Decision Maker to use the knowledge stored in 
15 the structured knowledge repository to identify one or more modifications of recipe 
steps. 

Another aspect of the present invention is a computer-readable medium 
having computer-executable instructions for a method of managing a production 
process. The method comprises receiving one or more desired purposes for the 
20 production process and receiving a recipe. The method further comprises 

generating an advanced recipe comprising a set of actions and the purpose of the 
underlying process. 

Still other and further embodiments, aspects and advantages of the invention 
will become apparent by reference to the drawings and by reading the following 
25 detailed description. 

Brief Description of the Drawings 

FIG. 1 is a graph of a recipe for a drying process of an example scenario. 
FIG. 2 is a diagram of a typical hardware and operating environment in 
30 conjunction with which embodiments of the invention may be implemented. 
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FIG. 3 is a block diagram of a system level overview of an example 
embodiment of the invention. 

FIG. 4 is a more detailed block diagram of the processing modules of Figure 
3 according to an example embodiment of the invention. 
5 FIG. 5 is a diagram of a structured representation for the drying example 

shown in FIG. 1 . 

Description of the Embodiments 

A novel system and method for tailoring production recipes to changing 
10 processing and production needs is described. In the following detailed description 
of the embodiments, reference is made to the accompanying drawings which form a 
part hereof, and in which are shown by way of illustration specific embodiments in 
which the invention may be practiced. These embodiments are described in 
sufficient detail to enable those skilled in the art to practice the invention. It is to be 
15 understood that other embodiments may be utilized and that structural, logical and 
electrical changes may be made without departing from the scope of the present 
inventions. The following detailed description is, therefore, not to be taken in a 
limiting sense, and the scope of the present inventions is defined only by the 
appended claims. 

20 An novel recipe that embodies a higher level description than currently used 

in the industry is described. The novel recipe is referred to herein as an "advanced 
recipe." Some embodiments of the advanced recipe, as further described below, 
comprise an integrated set of information containing a set of actions and their 
underlying processing purpose. A traditional recipe consists of a general set of 

25 instructions called a 'recipe' which is used to make a product. An advanced recipe 
integrates the intent behind the set of instructions. The following detailed 
description describes example embodiments of methods to annotate a recipe with 
user intent information from different sources to generate an advanced recipe. 
Example embodiments of methods to modify advanced recipes for varying 

30 processing requirements and production conditions are also described. 
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Additionally, embodiments of a system architecture for implementing and 
delivering an advanced recipe are described. 

A novel knowledge management system for capturing, integrating, and 
using broad knowledge is also described below. Some embodiments of the 
5 knowledge management system enable modification of recipes for maximizing the 
overall processing objectives. An example embodiment of the knowledge 
management system comprises a Knowledge Builder, a Structured Knowledge 
Repository, and a Decision Maker. 

Throughout the following detailed description, an example batch process 

10 manufacturing scenario is used to describe some embodiments of the invention. 
The example scenario is for a drying process. Figure 1 is a graph of a recipe for a 
drying process of an example scenario. As shown in Figure 1, the recipe contains 
three segments. Each segment of the recipe illustrated in Figure 1 shows how the 
temperature should be controlled to achieve the desired product dryness, but it does 

15 not indicate what the desired state of the product is at, upon execution of the recipe 
segment. For example, the first segment (SI) of the recipe may require the 
temperature of the vessel to be raised at a constant rate until it reaches an indicated 
endpoint The desired state of this segment may be to remove absorbed gases and 
moisture form the product without product cracking. The second segment (S2) holds 

20 the vessel temperature constant to ensure that the product is completely dry. The 
third segment (S3) begins to cool the vessel temperature. According to previous 
practice, the recipe tells the process operator how long each segment should last; but 
the recipe does not include product characteristics or states that should be associated 
with each segment. However, the some embodiments of the advanced recipe of the 

25 present invention desirably integrate such product characteristics and/or desired 
states with the set of instructions provided by the original recipe. 

Hardware and Operating Environment. This section provides an 
overview of the hardware and the operating environment in conjunction with which 
embodiments of the invention can be practiced. 
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Figure 2 is a diagram of a computerized system in conjunction with which 
embodiments of the invention may be implemented. Computer 200 includes a 
processor 202, random-access memory (RAM) 204, read-only memory (ROM) 206, 
and one or more storage devices 208, such as a hard disk drive, a floppy disk drive 
5 (into which a floppy disk can be inserted), an optical disk drive, a tape cartridge 
drive and the like. RAM 204 and ROM 206 are collectively referred to as the 
memory of computer. The memory, hard drives, floppy disks, and the like, are 
types of computer-readable mediums. The computer-readable mediums store 
instructions for execution by the processor 202. The instructions are provided to the 
10 processor 202 over a bus. The invention is not particularly limited to any type of 
computer 200. The construction and operation of such computers are well known 
within the art. 

In one embodiment, the knowledge based information system for production 
processes is incorporated into software executing on a computer, such as the 

15 computer 200. As further described below, one embodiment of the software 

program receives knowledge from varied sources and creates or modifies advanced 
recipes. The software program is developed using any high level language. Those 
skilled in the art will recognize that any hardware and operating system may be 
employed without diverting from the scope of the present invention. 

20 The hardware and operating environment in conjunction with which 

embodiments of the invention can be practiced has been described. 

System Level Overview. A system level overview of the operation of an 
example embodiment of the invention for use in a batch process application is 
described by reference to Figure 3. The knowledge-based information system 300, 

25 as shown in Figure 3, comprises one or more inputs 302, a processing module 304, 
and one or more outputs 306. 

The inputs 302 to the knowledge-based information system 300 represent a 
set of actions (the current recipe), desired state information for a process, and 
knowledge from varied sources. The following list of example knowledge types is 

30 not inclusive, but represents examples of the knowledge sources for inputs 302. 
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Example knowledge sources include, but are not limited to, first-principles models, 
historical data, empirical data and heuristics. First-principles models describe 
system behavior mathematically based on fundamental physical and chemical 
understanding. Common forms of first-principles models include algebraic 

5 equations, ordinary differential equations, partial differential equations, and 
differential algebraic equations. Many batch manufacturers have huge bases of 
historical data, such as operating parameters and intermediate and final product 
quality, about process runs that are collected during experiments and normal system 
operation. Data from the lab, pilot plant, and manufacturing plant, and statistical 

10 models derived from the data fall in this category. Heuristics are formal 

representations of experiential knowledge, typically rule-based, gained by scientists, 
engineers, or plant operators. 

Output 306 represents a result produced by the processing module 304 using 
the inputs 302. An example output is an advanced recipe. An advanced recipe is an 

15 integrated set of information containing the set of actions and their underlying 

processing purpose. The set of actions that describe a batch manufacturing process 
is a recipe. The purpose of the actions is referred to herein as the desired-state of 
the system. The desired state in a process is arrived at using information from 
different knowledge sources. Thus, a recipe that is annotated with desired state 

20 information creates an advanced recipe. (RECIPE + DESIRED STATE = 

ADVANCED RECIPE.) One of skill in the art will recognize that the inputs 302 
and outputs 306 will differ by the application and the invention is not limited to a 
particular set of inputs and outputs. 

The processing module 304 comprises program modules that perform 

25 functions to generate a recipe comprising a set of actions and the purpose of the 
underlying process. Generally, program modules include routines, programs, 
objects, components, data structures, etc., that perform particular functions or 
implement particular abstract data types. 

Figure 4 is a more detailed block diagram of the processing modules of Figure 

30 3 according to an example embodiment of the invention. In the example 
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embodiment shown in Figure 4, processing modules for a knowledge-based 
information system comprise a Knowledge Builder 402, a Structured Knowledge 
Repository 404, and a Decision Maker 406. In one embodiment, the Knowledge 
Builder 402 derives high-level representations of knowledge through aggregation 

5 and correlation of multiple knowledge sources. The knowledge builder 402 store 
the high-level representations of knowledge in the Structured Knowledge 
Repository 404. The Decision Maker 406 uses this knowledge to evaluate and 
choose the optimal modification of recipe steps for a batch processing situation. 
Using the drying example shown in Figure 1, an example scenario for a 

10 knowledge-based information system is as follows: 

In the example scenario, a post-production analysis indicates that the residual 
moisture in a product is unacceptable. The Knowledge Builder 402 of one 
embodiment of the present invention is used to analyze process run data, history 
data, and first-principle models for temperature variability, total heat input per 

15 pound of product, and lab analysis of input raw material. The knowledge builder 
402 stores the newly learned rules and patterns in the structured knowledge 
repository 404. Using the desired-state information provided by a user, along with 
the domain knowledge generated by the Knowledge Builder 402, the Decision 
Maker 406 creates a new recipe, suggesting, for example, to increase the heating 

20 rate and/or hold time. 

The system level overview of the operation of an example embodiment of the 
invention has been described in this section of the detailed description. In the 
following sections, example embodiments of the Knowledge Builder 402, the 
Structured Knowledge Repository 404, and the Decision Maker 406 are described in 

25 more detail. 

Knowledge Builder. The Knowledge Builder 402 is an engine for 
transforming unstructured knowledge into a structured, operational form. The 
Knowledge Builder 402 processes many forms of knowledge including, but not 
limited to, mathematical models, expert rules, and raw data from previous batch 

3 0 manufacturing runs . 
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In the drying example introduced by reference to Figure 1 above, the rate of 
gas evolution from the batch may be due to a chemical reaction. The Knowledge 
Builder 402 analyzes knowledge sources and builds an operational representation of 
gas evolution at different temperatures, along with appropriate symbolic qualitative 
5 or heuristic information such as: "Heat rate will increase with increasing chemical 
reaction rate" and "Gas evolution rate will increase with increasing temperature." 
The Knowledge Builder 402 extracts knowledge and transforms the knowledge into 
an operational representation that the Decision Maker 406 can use to create and 
modify Advanced Recipes. 

10 The Knowledge Builder 402 is capable of extracting a variety of knowledge 

types from multiple sources. In one embodiment, the Knowledge Builder 402 is 
also scalable to incorporate new knowledge and knowledge extraction techniques. 
Previously, no method was effective for acquiring all types of knowledge sources 
relevant in batch processing. A further difficulty for batch automation is that the 

15 information represented in each of the knowledge sources may be incomplete, and 
often, not completely correct. 

In one embodiment, the Knowledge Builder 402 is implemented using 
multiple Machine Learning (ML) techniques to create a synergistic, cohesive 
knowledge integration technology. The Knowledge Builder 402 is optionally 

20 supported by a novel scaffolding of knowledge in the Structured Knowledge 
Repository as described in the following section. To exploit the variety of batch 
processing knowledge sources, the Knowledge Builder 402 combines symbolic, 
empirical, and hybrid approaches. A symbolic learning approach can be loosely 
described as the extraction of reasons for the outcome of an event (why). Empirical 

25 approaches extract "what happened" information from events. Hybrid approaches 
combine the two in different fashions. 

Previously, machine learning incorporated only a few ML techniques, 
creating 'monolithic' learning systems by integrating the techniques at the 
algorithm level, changing the basic functioning of the algorithm, or changing how 

30 the knowledge is used (often requiring the input knowledge representations to be the 
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same). This approach limits the number of techniques that can be combined. A 
discussion of machine learning is provided in Haigh, Karen Zita, 
Situation-Dependent Learning for Interleaved Planning and Robot Execution, PhD 
thesis, Carnegie Mellon University, Pittsburgh, PA, 1998 which is herein 
5 incorporated by reference. Additional discussion of machine learning is provided in 
St. Amant, Robert, 1999, IDA assistance for mixed-initiative planning, Technical 
Report TR-99-12, North Carolina State University, Raleigh, NC, 1999 which is 
incorporated herein by reference. 

The Knowledge Builder 402 exploits the capabilities of each of the machine 

10 learning techniques and allows each to operate independently, extracting exactly the 
knowledge type for which it is best suited, using exactly the input representations it 
would normally require, and outputting essentially the same representation it 
normally would. In one embodiment, the Knowledge Builder 402 works with 
unstructured knowledge using several learning approaches including, but not limited 

15 to, the following three approaches. 

Explanation-based learning (EBL) — This symbolic approach analyzes each 
step in a process to extract the key features that explain the results of that step. EBL 
relies on an a priori domain theory to identify the key features and to generalize 
them into an operational form. Essentially, EBL finds the useful operational truth 

20 between first-principles models and specific experimental data. 

Memory Based Learning (MBL) — This empirical technique constructs 
models from experimental data. MBL looks for a small set of the most similar 
experiences, then uses locally weighted regression to generate a prediction for what 
will happen. This technique accurately fits nonlinear functions and is based on 

25 strong statistical foundations. 

Situation-dependent learning (SDL) — This approach combines the symbolic 
approach with the empirical approach, using symbolic features to predict data 
signals and action outcomes. The data is annotated with detailed contextual 
descriptions, then generalized to predict outcomes. It determines the value (or 

30 signal) statistically from current conditions. 
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Process knowledge is sometimes either incomplete or inaccurate. Systems 
should be capable of learning by experimentation or by feedback from the user. To 
do this, the Knowledge Builder 402 uses methods that are enabled by feedback from 
the Decision Maker 406 including, but not limited to, the following two approaches: 
5 Plan critiquing — An effective interactive method for obtaining knowledge 

from an expert. The learning system presents a proposed plan and the expert makes 
it consistent with his knowledge of the domain. The learner creates rules that 
capture the context of the expert's decision; with time, the learner will mimic the 
expert. The Decision Maker's mixed- initiative planning provides an intuitive 

10 foundation for this symbolic ML approach. 

Learning by experimentation — Experimentation is vital for effective learning 
and is a very powerful tool for refining scientific theories. The learner can refine 
domain knowledge through direct interaction with the environment. Learning is 
selective and task-directed; it is triggered when missing knowledge is needed to 

15 perform the current task. Given the feedback data from the new experiment, any of 
the other learning approaches can be used to extract relevant information. 

Thus, example embodiments of the Knowledge Builder 402 extract 
knowledge from multiple sources through different Machine Learning techniques 
acting independently from each other. These Machine Learning techniques can be 

20 added incrementally. Example embodiments of the Knowledge Builder 402 are also 
capable of learning by experimentation or by feedback from the user. By using the 
semantic information captured in the Structured Knowledge Repository 404 
(described below), the Decision Maker 406 integrates the results of the machine 
learning approaches, such as the machine learning approaches described above, to 

25 exploit the strengths and minimize the weaknesses of different machine learning 
approaches. 

Structured Knowledge Repository. While the benefits of exploiting 
different knowledge sources is evident, it also raises another challenge: not only are 
the ML techniques extracting knowledge from different input representations, they 
30 generate different output knowledge representations as well. Furthermore, they will 
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each derive pieces of the overall puzzle represented by how to accomplish a wide 
variety of desired goals in the domain of batch processing. The Structured 
Knowledge Repository (SKR) 404 provides a mechanism for organizing this 
disparate knowledge for storage and for retrieving and integrating it for novel 
5 purposes in the future. 

In one embodiment, the Structured Knowledge Repository (SKR) 404 
leverages and extends recent developments in the area of Cognitive Work Analysis 
(CWA) to organize knowledge into an SKR and to navigate through the repository 
to provide decisions. CWA techniques provide templates for structuring domain 

10 analysis, capturing knowledge about constraints and capabilities, and relating that 
knowledge in a scaffolding that shows what information must be obtained to 
understand how and why work is performed in the way it is. The scaffolding 
provides a structure into which information can be placed; this helps to identify 
which questions are answered and to index information for future reference. 

15 Because the techniques provide a structure based on the functionality of the domain, 
the results can be put to many uses, including sensor deployment, optimization, and 
adaptation and scaling of existing process knowledge. A discussion of cognitive 
work analysis is provided in Sanderson, P. M., Eggleston, R., Skilton, W., & 
Cameron, S. (1999), Work Domain Analysis Workbench: Supporting cognitive 

20 work analysis as a systematic practice. In Proceedings of the Human Factors and 
Ergonomics Society 43rd Annual Meeting (pp. 323-327). Santa Monica, CA: 
Human Factors and Ergonomics Society, and additional discussion is in Vicente, K. 
J. (1999), Cognitive work analysis: Towards safe, productive, and healthy 
computer-based work, Mahwah, NJ: Lawrence Erlbaum Associates both of which 

25 are herein incorporated by reference. 

In an example embodiment, the abstraction-decomposition space (ADS) 
technique from CWA is used to support an analysis of a physical domain and show 
how functional purposes can be achieved within the constraints using the 
capabilities of the physical and functional entities of the process. The ADS analysis 

30 is two-dimensional, analyzing both the means-ends relationships and the part- whole 
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decomposition of the system. In one embodiment, the means-ends dimension of 
ADS is used to represent functional links from physical equipment and their states 
all the way to the functional goals of the proposed system. In another embodiment, 
the part- whole dimension of the ADS is used to decompose steps in a batch process 
5 and describe their functions. A structured representation for the drying example 
(Figure 1) is shown in Figure 5. 

Each segment of the example process in Figure 5 describes a desired-state at 
various levels of means-ends abstraction. This representation structures and 
maintains pointers to the knowledge derived by the techniques described above for 

10 the Knowledge Builder 402. These levels of abstraction, when navigated upward, 
indicate why the temperature should be controlled to achieve the desired product 
dryness. For example, the first segment (SI) requires the temperature of the vessel 
to be raised at a constant rate until it reaches an indicated endpoint. It also 
illustrates that a constraint on the desired-state of this segment is to remove 

15 absorbed gases and moisture from the product without product cracking. Similarly, 
navigating the representation downward shows how a desired goal can be 
accomplished. The goal of S2 is to ensure that the product is completely dry; this is 
accomplished by holding the vessel temperature constant. Finally, note that this 
representation is not a recipe, but rather a general aggregation and structuring of the 

20 knowledge required to produce a set of recipes for achieving the functional purpose 
'Dry product Z' under a broad set of initial conditions. 

The Knowledge Builder 402 identifies and stores in the Structured Knowledge 
Repository 404 information about the extracted knowledge such as the types of 
recipes to which it can be applied, the range of specification variations it covers, 

25 how to compute the changes recommended for the recipe, and the estimated 
"confidence" in the quality of the suggested action for a particular case. For 
example, an action could suggest reducing the temperature ramp rate in the initial 
material heat-up phase when batches are smaller. The recommended ramp rate 
would be a function of the desired batch size and material parameters. Specialized 
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operators could be developed for specifications/requirements that are repeatedly 
encountered. 

As shown in Figure 5, the 'general' knowledge about how to accomplish 
desired purposes in the batch process of interest to a particular enterprise is more 
5 completely represented at the first three layers of the ADS representation (shown as 
the upper three layers in Figure 5). Specific knowledge about the equipment and its 
status at any given plant is more appropriately represented at the bottom two layers 
of the ADS as shown in Figure 5. To answer a specific question for a specific plant 
(How do I make 85,000 kg given my specific equipment, the status of materials, etc. 

10 using a recipe designed for 100,000 kg?), seamless integration of these two types of 
knowledge should be facilitated. 

This separation of the specific plant representation from the higher level 
functional knowledge about the functions to be accomplished in a recipe provides 
representational power, allowing the general knowledge about how functions relate 

15 to overall goals to remain relatively static, but to make it adaptable to the specific 
needs of a specific plant when queried. Much of the plant- specific information is 
retained from one recipe-generation effort to another, and a formal, structured 
format makes these requirements easier to acquire, develop in phases and change, 
directly increasing the quality and accuracy of the information. Since much of this 

20 information will change only very slowly, preserving site-specific context 

information reduces the user's burden of specifying a query. More details on the 
process of querying the Knowledge Builder and its Structured Representation are 
provided in the description of the Decision Maker below. 

In one embodiment, the S88 standards will be used for recipe models, data 

25 structures, and language guidelines. Part 1, published in 1995, defines different 
model types and standardizes terminology used in batch control. Process, physical, 
and recipe models were defined in Part 1 . Part 2 deals with data structures and 
guidelines for languages. It defines data models that describe batch control as 
applied to process industries, data structures for facilitating communications within 
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and between batch control implementations, and language guidelines for 
representing recipes. 

Thus, the Structured Knowledge Repository (SKR) 404 provides a mechanism 
for organizing disparate knowledge for storage and for retrieving and integrating it. 
5 The SKR is designed specifically for user interaction and manipulation with the 
proposed CWA. Thus plant engineers can check or traverse through structured 
knowledge. 

Decision Maker, In one embodiment, the Decision Maker 406 interprets 
production and process goals from the system or the user and provides one or more 
10 Advanced Recipes and other outputs. These outputs are displayed to the user to act 
on, revise or modify, and when a final recipe is decided on, the computed actions 
can be implemented in the controller. Whereas the Structured Knowledge 
Repository organizes knowledge and provides links between specific pieces of 
information and the functional purposes to which it can be put, Decision Maker 
15 actually assembles that knowledge into an answer to a query — in the form of a 
recipe modification that meets desired goals and constraints. 

The Decision Maker 406 is provides optimal recipe modifications based on 
the knowledge stored in the Structured Knowledge Repository. The Decision 
Maker 406 is also provides a feedback path for continuous learning from users or 
20 experimentation and provide one or more solutions if requested. Users may want to 
inspect alternate approaches to achieve a goal. 

In an example embodiment, the Decision Maker is based on the 
Mixed-Initiative Planning paradigm. Mixed- initiative planning is a framework that 
allows a human user to interact with and guide an automated planner. The Decision 
25 Maker will take decision-making guidance from knowledge in the Structured 
Knowledge Repository and from the user. A more detailed discussion of mixed- 
initiative planning is provided in Goldman, Robert P., Guerlain, Stephanie, Miller, 
Christopher, and Musliner, David J. (1996) "Integrated Task Representation for 
Indirect Interaction Position Paper," AAAI SSS Computational Models for 
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Mixed-Initiative Interaction, Stanford, CA, March 1997 which is herein 
incorporated by reference. 

As a baseline, the planner generates possible scenarios that use the 
information in the Structured Knowledge Repository to make modifications to the 
5 current recipe. One feature of the Decision Maker is the coherent exploitation of 
our multi-formatted knowledge sources. Presently, no existing mixed-initiative 
planner incorporates input from so many different data representations. The 
Decision Maker makes a best guess as to the most appropriate change. The 
Decision Maker determines this best guess is by calculating a weighted decision 
1 0 based on the following factors: 

-the reliability of the ML technique that generated the information, 

-the statistical significance of the information (as based on the number of examples 

underlying the generalization), and 

-the confidence that the technique places on the information. 
15 For example, one extremely reliable technique may not have much data from 

which to make an inference, while another confident but less reliable technique uses 

a lot of data to generate its inference. The Knowledge Builder will learn the 

reliability of each technique (using feedback through experimentation); the other 

two factors are provided by the component ML techniques. 
20 The CWA modeling approach includes annotations of how to use the 

structured knowledge, and combined with the reliability, statistical significance and 

confidence factors, the Decision Maker will be able to understand the knowledge, 

its applicability, and its tradeoffs to: 

—explore and evaluate the justifications for a decision, 
25 -change or extend domain information to account for missing information, 

-make changes to alternative actions to restrict or correct their applicability, as well 

as 

—develop and incorporate new actions as necessary. 

The CWA approach to the structured knowledge repository provides a 
30 foundation for developing this multi-purpose interface. The current context overlay 

16 


to the repository is partitioned from the general knowledge, allowing different 
interactions for different types of knowledge. 

The Decision Maker will interact with the expert user, the SKR, and the 
Knowledge Builder to create and modify a recipe to create Advanced Recipes that 
5 meet processing conditions. In one embodiment, the Decision Maker enables the 
user to guide the decision-making process by allowing the best decision to be made 
and learning to make better decisions in the future, which in turn will create an 
overall high-quality plan that satisfies the user's desires. 

Thus, the Decision Maker allows the user to modify recipes using knowledge 
10 from different sources. The Decision Maker also allows the user to explore, 

evaluate, correct and create actions. Furthermore, the Decision Maker is able to use 
the reliability and quality of different knowledge sources on which to base 
decisions. 

Example Scenarios. In this section of the detailed description, several 
15 example scenarios are described. These scenarios provide examples for illustrative 
purposes only. 

In the first scenario, Company A has an order to produce 85,000 kg of product 
X. The current recipe and equipment are designed to produce 100,000 kg. The 
engineers know that a linear scaling down of the recipe will not work. Typically 

20 about two to three recipe iterations are required to properly scale down a recipe. To 
reduce the risk of producing X at unacceptable quality, Company A produces 
100,000 kg and stores the overrun in inventory. Maintaining inventory is 
expensive, and over time product quality may degrade, making it unusable. 
However, using the system and methods of the present invention, the excess product 

25 inventory and associated costs are avoided. In this case, Company A has installed 
an Enterprise Management software that forecasts production for 85,000 kg of 
product X. One embodiment of a knowledge management system according to the 
present invention is used to appropriately scale the recipe using the process scaling 
laws to achieve the same product quality and meet process constraints. The new 

30 recipe makes it possible to produce only the 85,000 kg of product X at the quality 
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required for immediate sale, thus avoiding excess production inventory and costs to 
maintain this inventory. 

In a second example scenario, Company D manufactures a product with 
critical quality constraints. Products that do not meet these constraints are either 
5 destroyed or sold for less. With current practices, including SPC, the quality can 
vary when raw materials change or catalyst degrades or scale-up doesn't take all the 
variables into account. Fifty batches per year (5%) are downgraded because 
Company D used the same recipe for all conditions. However, using the system and 
methods of the present invention a change in state of a process can be detected 

10 (such as catalyst degradation and equipment fouling) using the process data, 
analysis tools, engineering knowledge, and intermediate lab samples. The 
desired-state is then used to modify the recipe to produce consistent quality for 
subsequent batches. 

In a third scenario, Company B wants to scale up product Y and its marketing 

15 group wants it to be in full production within 6 months. The process chemical 
engineers use information from the laboratory recipe, their experience, and 
trial-and-error methods to design a recipe that works for the pilot plant. The process 
engineers then use engineering judgment to scale up to production, using 
assumptions about the equipment that will be used. In the meantime, marketing 

20 reduces the time-to-market requirement by two months to gain market share. To 
meet the time requirement, engineering stops fine-tuning and makes the original 
recipe more conservative for production. In contrast, using the system and methods 
of the present invention, when the process engineers receive the first order to scale 
up product Y, they enter the laboratory recipe and desired-state into the structured 

25 knowledge base for context-specific goal knowledge. The knowledge management 
system builds empirical relationships and helps the process engineers design the 
recipe and scale up to production. All the while, the process engineers enter their 
observations and the engineers are able to scale up the recipe to production in under 
two months. 
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Conclusion. Example embodiments of the present invention allow capture 
and use of the underlying knowledge, including the desired product states, to 
modify and maintain recipes and as a result, making possible more consistent 
product quality, improved time-to-market, and reduced inventory. Example 
5 embodiments of the present invention also use of the diverse sources of knowledge 
described earlier to devise recipes and to adapt these recipes to changing production 
needs and processing conditions. Furthermore, example embodiments of the 
present invention also describe a unique knowledge-centric approach that provides 
recipes for scale-up, process planning, process changeover, and batch-to-batch 

10 monitoring and tuning. It will be able to augment its process knowledge by 

accessing a constantly expanding collection of batch data and recognizing how the 
production process and the product quality correlate with stated objectives and 
variations in production strategy parameters. The knowledge-centric approach is 
limited to batch process industries, and has wider applications in many domains 

15 such as continuous process industry, information documentation, economics, 
research and discovery of chemicals and drugs, and so on. 

It is to be understood that the above description is intended to be illustrative, 
and not restrictive. Many other embodiments will be apparent to those of skill in 
the art upon reviewing the above description. The scope of the invention should, 
20 therefore, be determined with reference to the appended claims, along with the full 
scope of equivalents to which such claims are entitled. 
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What is claimed is: 

1 . A method of enhancing a production recipe, comprising: 

5 annotating one or more actions in the production recipe with a desired 

intention for the action. 

2. The method of claim 1 further comprising annotating the one or more actions 
with a desired state for the action. 

10 

3. A computerized method of generating a production recipe, the method 
comprising: 

receiving knowledge from one or more sources; and 

generating through computer automated operations a recipe comprising a set 
15 of actions and the purpose of the underlying process. 

4. The computerized method of claim 3 further comprising modifying the recipe. 

5. The computerized method of claim 3 wherein the knowledge is received from 
20 a user. 

6. A computerized method for controlling a production process, the method 
comprising: 

receiving data from multiple knowledge sources; 
25 storing the data in a structured knowledge repository; and 

modifying a recipe for a batch processing situation using the data stored in the 
knowledge repository. 

7. The computerized method of claim 6 wherein modifying the recipe further 
30 comprises using inputs from a user. 
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8. The computerized method of claim 6 wherein the recipe contains steps and 
purposes. 

5 9. A computerized system comprising: 

a Knowledge Builder to derive from multiple knowledge sources; 
a Structured Knowledge Repository to store and organize the knowledge; and 
a Decision Maker to use the knowledge stored in the structured knowledge 
repository to identify one or more modifications of recipe steps. 

10 

10. The computerized system of claim 9 wherein the recipe is for a batch process. 

1 1 . The computerized system of claim 9 wherein the knowledge builder extracts 
of knowledge from multiple sources through one or more Machine Learning 

15 techniques. 

12. The computerizes system of claim 1 1 wherein the different Machine Learning 
techniques act independently from each other. 

20 13. The computerized system of claim 12 wherein knowledge builder is scalable 
by adding additional the Machine Learning techniques. 

14. The computerized system of claim 1 1 wherein the machine learning 
techniques are selected from the group consisting of: explanation-based learning, 

25 memory based learning, situation-dependent learning. 

1 5 . The computerized system of claim 9 wherein the knowledge building 
component further receives feedback from a user. 
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16. The computerized system of claim 9 wherein the knowledge builder is 
scalable to incorporate new knowledge. 

17. The computerized system of claim 9 wherein the knowledge builder is 
5 scalable to incorporate new knowledge extraction techniques. 

18. The computerized system of claim 9 wherein the structured knowledge 
repository uses abstraction-decomposition space (ADS) techniques. 

10 19. The computerized system of claim 1 8 wherein the Structured Knowledge 
Repository organizes knowledge and provides links between specific pieces of 
information and the functional purposes to which the knowledge can be put. 

20. The computerized system of claim 9 wherein the Decision Maker assembles 
15 the knowledge into an answer to a query. 

2 1 . The computerized system of claim 20 wherein the answer to the query is in 
the form of a recipe modification that meets desired goals and constraints. 

20 22. The computerized system of claim 9 wherein the decision maker displays 
knowledge to a user. 

23. A computer-readable medium having computer-executable instructions for a 
method of managing a production process, the method comprising: 
25 receiving one or more desired purposes for the production process; 

receiving a recipe; and 

generating an advanced recipe comprising a set of actions and the purpose of 
the underlying process. 
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24. The computer readable medium of claim 22, wherein the method further 
comprises modifying the advanced recipe in response to a user. 
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Abstract of the Disclosure 

An novel recipe that embodies a higher level description than currently used 
in the industry is described. The novel recipe is referred to herein as an "advanced 
5 recipe." A traditional recipe consists of a general set of instructions called a 

'recipe' which is used to make a product. An advanced recipe integrates the intent 
behind these set of instructions. A novel knowledge management system for 
capturing, integrating, and using broad knowledge is also described below. Some 
embodiments of the knowledge management system enable modification of recipes 
10 for maximizing the overall processing objectives. An example embodiment of the 
knowledge management system comprises a Knowledge Builder, a Structured 
Knowledge Repository, and a Decision Maker. 
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SCHWEGMAN, LUNDBERG, WOESSNER & KLUTH, PA. 


Attorney Docket No. 256.066US1 


United States Patent Application 

COMBINED DECLARATION AND POWER OF ATTORNEY 

As a below named inventor I hereby declare that: my residence, post office address and citizenship are as 
stated below next to my name; that 

I verily believe I am the original, first and joint inventor of the subject matter which is claimed and for which 
a patent is sought on the invention entitled: ADVANCED RECIPE - A KNOWL EDGE BASED 
INFORMAT ION SYSTE M FOR PRODUCTION PROCESSES 

The specification of which is attached hereto. 

I hereby state that I have reviewed and understand the contents of the above-identified specification, 
including the claims, as amended by any amendment referred to above. 

I acknowledge the duty to disclose information which is material to the patentability of this application in 
accordance with 37 C.F.R. § 1.56 (attached hereto). I also acknowledge my duty to disclose all information known 
tg|be material to patentability which became available between a filing date of a prior application and the national or 
BIT international filing date in the event this is a Continuation-In-Part application in accordance with 37 C.F.R. 
|I.63(e). 

vj I hereby claim foreign priority benefits under 35 U.S.C. §1 19(a)-(d) or 365(b) of any foreign application(s) 
§k patent or inventor's certificate, or 365(a) of any PCT international application which designated at least one 
Qffuntry other than the United States of America, listed below and have also identified below any foreign application 
M patent or inventor's certificate having a filing date before that of the application on the basis of which priority is 
(primed: 

No such claim for priority is being made at this time. 

% I hereby claim the benefit under 35 U.S.C. § 1 19(e) of any United States provisional application(s) listed 
fgpow: 

No such claim for priority is being made at this time. 

I hereby claim the benefit under 35 U.S.C. § 120 or 365(c) of any United States and PCT international 
application(s) listed below and, insofar as the subject matter of each of the claims of this application is not disclosed 
in the prior United States or PCT international application in the manner provided by the first paragraph of 35 U.S.C. 
§ 1 12, 1 acknowledge the duty to disclose material information as defined in 37 C.F.R. § 1.56(a) which became 
available between the filing date of the prior application and the national or PCT international filing date of this 
application: 

No such claim for priority is being made at this time. 
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all business in the Patent and Trademark Office connected herewith: 


Anglin, J. Michael Reg. No. 24,916 

Bianchi, Timothy E. Reg. No. 39,610 

Billion, Richard E. Reg. No. 32,836 

Black, David W. Reg. No. 42,33 1 

Brennan, Leoniede M. Reg. No. 35,832 

Brennan, Thomas F. Reg. No. 35,075 

Brooks, Edward J., Ill Reg. No. 40,925 

Chu, Dinh CP. Reg. No. 4 1 ,676 

Clark, Barbara J. Reg. No. 38,107 

Dahl, John M. Reg. No. 44,639 

Drake, Eduardo E. Reg. No. 40,594 

Eliseeva, Maria M. Reg. No. 43,328 

Embretson, Janet E. Reg. No. 39,665 

Fordenbacher, Paul J. Reg. No. 42,546 

Forrest, Bradley A. Reg. No. 30,837 

Harris, Robert J. Reg. No. 37,346 

Huebsch, Joseph C. Reg. No. 42,673 


Jurkovich, Patti J. Reg. No. 

Kalis, Janal M. Reg. No. 

Kaufmann, John D. Reg. No. 
Klima-Silberg, Catherine I. Reg. No. 

Kluth, Daniel J. Reg. No. 

Lacy, Rodney L. Reg. No. 

Leffert, Thomas W. Reg. No. 

Lemaire, Charles A. Reg. No. 

Litman, Mark A. Reg. No. 

Lundberg, Steven W. Reg. No. 

Mack, Lisa K. Reg. No. 

Maeyaert, Paul L. Reg. No. 

Maki, Peter C. Reg. No. 

Malen, Peter L. Reg. No. 

Mates, Robert E. Reg. No. 

McCrackin, Ann M. Reg. No. 

Nama, Kash Reg. No. 


44,8 13 Nelson, Albin J. Reg. No. 28,650 

37,650 Nielsen, Walter W. Reg. No. 25,539 

24,0 1 7 Oh, Allen J. Reg. No. 42,047 

40,052 Padys, Danny J. Reg. No. 35,635 

32,146 Parker, J. Kevin Reg. No. 33,024 

41,136 Perdok, Monique M. Reg. No. 42,989 

40,697 Prout, William F. Reg. No. 33,995 

36,198 Schurnrn, Sherry W. Reg. No. 39,422 

26,390 Schwegman, Micheal L. Reg. No. 25,816 

30,568 Smith, Michael G. Reg. No. 45,368 

42,825 Speier, Gary J. Reg. No. 45,458 

40,076 Steffey, Charles E. Reg. No. 25, 1 79 

42,832 Terry, Kathleen R. Reg. No. 31,884 

44,894 Tong,VietV. Reg. No. 45,416 

35,271 Viksnins, Ann S. Reg. No. 37,748 

42,858 Woessner, Warren D. Reg. No. 30,440 
44,255 


O 1 hereby authorize them to act and rely on instructions from and communicate directly with the person/assignee/attorney/ 
fjpn/organization/who/which first sends/sent this case to them and by whom/which I hereby declare that I have consented after full 
enclosure to be represented unless/until I instruct Schwegman, Lundberg, Woessner & Kluth, PA. to the contrary. 

Mease direct all correspondence in this case to Schwegman, Lundberg, Woessner & Kluth, P.A. at the address indicated below: 
^3 P.O. Box 2938, Minneapolis, MN 55402 

CH Telephone No. (612)373-6900 

f j I hereby declare that all statements made herein of my own knowledge are true and that all statements made on information and 
belief are believed to be true; and further that these statements were made with the knowledge that willful false statements and the like so 
rpade are punishable by fine or imprisonment, or both, under Section 1001 of Title 18 of the United States Code and that such willful false 
statements may jeopardize the validity of the application or any patent issued thereon. 

Is. 

Full Name of joint inventor number 1 : Anoop Kum ar Mathnr 

Citizenship: United States of America Residence: Shoreview, Minnesota 

Sost Office Address: 300 Harbor Lane 

O Shoreview, MN 55126 

Signature: . _ D ate: 

Anoop Kumar Mathur 


Full Name of joint inventor number 2 : Vipin Gop al 

Citizenship: India Residence: New Brighton, Minnesota 

Post Office Address: 1 1 02 West County Road D, #2 1 5 

New Brighton, MN 551 12 

Signature: . Date: 

Vipin Gopal 


X Additional inventors are being named on separately numbered sheets, attached hereto. 
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I hereby declare that all statements made herein of my own knowledge are true and that all statements 
made on information and belief are believed to be true; and further that these statements were made with the 
knowledge that willful false statements and the like so made are punishable by fine or imprisonment, or both under 
Section 1001 of Title 18 of the United States Code and that such willful false statements may jeopardize the validity 
of the application or any patent issued thereon. 

Full Name of joint inventor number 3 : Jan Jelinek 

Citizenship: United States of America Residence: Plymouth, MN 

Post Office Address: 10325 40th Avenue North 

Plymouth, MN 55441 

Signature: ■ Date: 


Jan Jelinek 


Full Name of inventor: 

Citizenship: 

Post Office Address: 


Residence: 



Date: 


Kill Name of inventor: 

Citizenship: 

Egpit Office Address: 


Residence: 


iture: 


Date: 


Full Name of inventor: 

Citizenship: 

Post Office Address: 


Residence: 


Signature: 
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§ 1.56 Duty to disclose information material to patentability. 

(a) A patent by its very nature is affected with a public interest. The public interest is best served, and the most effective patent 
examination occurs when, at the time an application is being examined, the Office is aware of and evaluates the teachings of all information 
material to patentability. Each individual associated with the filing and prosecution of a patent application has a duty of candor and good 
faith in dealing with the Office, which includes a duty to disclose to the Office all information known to that individual to be material to 
patentability as defined in this section. The duty to disclose information exists with respect to each pending claim until the claim is 
canceled or withdrawn from consideration, or the application becomes abandoned. Information material to the patentability of a claim that 
is canceled or withdrawn from consideration need not be submitted if the information is not material to the patentability of any claim 
remaining under consideration in the application. There is no duty to submit information which is not material to the patentability of any 
existing claim. The duty to disclose all information known to be material to patentability is deemed to be satisfied if all information known 
to be material to patentability of any claim issued in a patent was cited by the Office or submitted to the Office in the manner prescribed by 
§§ 1 .97(b)-(d) and 1.98. However, no patent will be granted on an application in connection with which fraud on the Office was practiced 
or attempted or the duty of disclosure was violated through bad faith or intentional misconduct. The Office encourages applicants to 
carefully examine: 

(1) prior art cited in search reports of a foreign patent office in a counterpart application, and 

(2) the closest information over which individuals associated with the filing or prosecution of a patent application believe any 
-i- pending claim patentably defines, to make sure that any material information contained therein is disclosed to the Office. 

%U(b) Under this section, information is material to patentability when it is not cumulative to information already of record or being 
rfeilde of record in the application, and 

0) ft establishes, by itself or in combination with other information, a prima facie case of unpatentability of a claim; or 

fl i (2) It refutes, or is inconsistent with, a position the applicant takes in: 

^" (i) Opposing an argument of unpatentability relied on by the Office, or 

(ii) Asserting an argument of patentability. 

ir : prima facie case of unpatentability is established when the information compels a conclusion that a claim is unpatentable under the 
preponderance of evidence, burden-of-proof standard, giving each term in the claim its broadest reasonable construction consistent with the 
specification, and before any consideration is given to evidence which may be submitted in an attempt to establish a contrary conclusion of 
patentability. 

(c) Individuals associated with the filing or prosecution of a patent application within the meaning of this section are: 

(1) Each inventor named in the application: 

(2) Each attorney or agent who prepares or prosecutes the application; and 

(3) Every other person who is substantively involved in the preparation or prosecution of the application and who is 
associated with the inventor, with the assignee or with anyone to whom there is an obligation to assign the application. 

(d) Individuals other than the attorney, agent or inventor may comply with this section by disclosing information to the attorney, 
agent, or inventor. 


